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Abstract: A double generating functions based method for the discrete-time linear quadratic
optimal control problem with fixed and free terminal state, i.e., hard constraint problem and
soft constraint problem, is developed in this paper. By this method, the optimal state and input
can be expressed by functions only in terms of the boundary conditions and pre-computed
coefficients. Accordingly, the whole optimal computation can be divided into two parts in
which the off-line part calculates the coefficients and the on-line part generates the optimal
solutions by these proposed functions. In view of this, the developed method is useful in the
on-line iterative computation for optimal control problem with a number of different boundary
conditions. Examples demonstrate the effectiveness of the double generating functions method
for the both hard and soft constraint problems with different boundary conditions.
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1. INTRODUCTION

The theory of linear quadratic (LQ) optimal control is
concerned with operating a linear dynamic system at
quadratic minimum cost. Generally, the initial time, ter-
minal time, and initial state in the finite-horizon optimal
control problem are fixed. According to the terminal state,
there exist two representative problem formulations. One
is called the hard constraint problem (HCP) that denotes
the problem with fixed terminal state and the other one
is called the soft constraint problem (SCP) that with free
terminal state [Park and Scheeres, 2006].

In on-line practice, HCP usually requires the efficient
generation of the optimal trajectories for different sets
of initial and terminal boundary conditions (BCs). For
example, the on-demand control of biped walking robot in
the complex environment needs to adjust the robot step
length and walking speed for each step [Hao et al., 2013b].
When referring to the SCP, engineer in the real application
needs to specify the weighting factors of the cost function
and compare the optimal results with the designated
design goals, especially the factor of the terminal cost.
This means it will be an iterative process that the engineer
adjusts the weighting factor to get a controller more in line
with the design goals.

Dynamic programming [Bellman, 2003] and Riccati frame-
work [Kucera, 1972, Imura, 2004] are the famous approach-
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es to solve the optimal control problem. But both of them
have to implement the whole computation repetitively for
each different set of BCs ! of the HCP and SCP. This yields
the heavy burden for practice.

Recently, the single generating function method for the
optimal control problem with hard and soft constraint in
the continuous-time case is presented [Park and Scheeres,
2006]. Since this approach does not require one to imple-
ment the whole computation repetitively for different BCs
in the on-line computation, it provides an advantage over
methods rooted in the conventional dynamic programming
and Riccati framework. In order to further decrease the
on-line computational burden, the double generating func-
tions method is proposed in the continuous-time case for
the HCP [Hao et al., 2013a,c|. This approach enables one
to obtain the optimal solutions (state and input) only by
partial differentiations and algebraic manipulations of the
double generating functions in the on-line computation.

Interesting characteristics of the generating function the-
ory in the continuous-time case also attract researchers
to study the analogue in the discrete-time case. Based
on the discrete Hamiltonian mechanics [Lall and West,
2006], Ohsawa et al. [2011] develops a discrete analogue
of Hamilton—Jacobi theory which provides an appropri-
ate way to study the discrete-time LQ optimal control

1 The terminal cost factor of the SCP in the transversality condition
can indirectly adjust the terminal state, we also treat it as the BC.
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problem via generating functions. Forward and backward
generating functions specify the family of the canonical
transformations from the initial BC to the current state-
costate and the terminal BC to the current state-costate,
respectively [Hao et al., 2013a,c]. Both of these two kinds of
generating functions can be obtained by solving either the
right discrete Hamilton—Jacobi equation (HJE) or the left
HJE. Lee [2012] applies the backward generating function
approach to the discrete-time LQ optimal control problem
with a hybrid system by solving the right discrete HJE.

This paper develops the double generating functions
method for the HCP and SCP in the discrete-time case. By
selecting any two different generating functions from the
forward and/or backward types, we construct the double
generating functions for optimal control problems. In the
light of this, the optimal solutions can be expressed by
the functions only in terms of the BCs and pre-computed
coefficients. Accordingly, the whole computation can be
divided into two parts in which the off-line part calculates
the coefficients and the on-line part generates the optimal
solutions satisfying the particular BCs. This enables us
to efficiently get the optimal solutions for fundamentally
different sets of BCs in the on-line computation. The
discrete double generating functions possess theoretical
significance for discrete-time optimal control that is equiv-
alent to that of the continuous ones for the continuous-time
optimal control which can generate the optimal solutions
precisely and efficiently in the on-line computation.

This paper is organized as follows. The discrete-time LQ
optimal control problem with fixed and free state is formu-
lated in Section 2. Section 3 gives the first order necessary
conditions for optimizing the HCP and SCP. Based on this,
the forward and backward generating functions are derived
in Section 4. Section 5, which is the main part of this paper,
develops the double generating functions method for the
HCP and SCP. Examples are implemented in Section 6
to illustrate the effectiveness of the developed approach.
Section 7 concludes the paper.

2. PROBLEM FORMULATION

Consider to find a sequence of the input minimizing a
discrete-time quadratic cost function

N-1
1
J=(an) + 5 > (ok Quy + uy Ruy) (1)
k=0
subject to the following discrete-time linear system with
boundary constraints

Tr1 = fa(zr, ur) = Az + Buy (2)
Y(zn) =0 (3)
over a fixed number of time steps N. Here, k € N is the
discrete time. The vectors zp € R™ and ug € R™ are the
state and input of the problem, respectively. The constant
matrices @ € R™*™ and R € R™*" are both symmetric
positive definite, A € R**™ is invertible, and B € R"*™,
The vector 2 € R” is the value of the fixed initial state.
The terminal cost and terminal boundary constraint are
defined by ¢(ry) : R* — R and ¢(zy) : R* — RIS?,
respectively.

Ty = JJO,

We consider two representative problem formulations char-
acterized by the types of the terminal BCs [Park and
Scheeres, 2006]:

e HCP: The above problem with ¢(xny) =0, ¥(zn) =
xn — 2N for the given terminal state value 2V € R™.

e SCP: The above problem with ¢(zx) = 25 Pxn €
R for the constant matrix P € R"™* ™ (symmetric
positive definite), 1 (zy) does not exist.

As the initial time, terminal time, and initial state are fixed
in the original problem formulation, the above two types of
the constraints are placed here to represent two cases of the
terminal state. The terminal states are fixed and free in the
HCP and SCP, respectively. Theory of double generating
functions will be developed in the remainder to solve these
two typical problems. Further, we present that the double
generating functions method is useful for on-line iterative
computation of the optimal solutions corresponding to
different (initial and terminal) BCs in HCP, and different
terminal weighting factor P in SCP.

3. NECESSARY CONDITIONS FOR OPTIMALITY

In this section, we present the first order necessary con-
ditions for optimality according to the discrete minimum
principle. Section 3.1 gives the necessary conditions for
optimizing HCP, and Section 3.2 for optimizing SCP.

3.1 Necessary Conditions for Optimizing HCP

The discrete minimum principle [Sage, 1968] gives the first
order necessary conditions for optimizing HCP

Tha1 :DQH;{_ (Ik7 )\k+1) (4)
MNe =D1H] (@, A1) (5)
and the optimal input

Ul = — M/\kJrl (6)
where Ay € R” is introduced as the costate, M =
R7'BT € R™*" and D; stands for the partial derivative
of a function with respect to its i-th argument. Here, (4)
and (5) are the right discrete Hamilton’s equations [Lall
and West, 2006], and H (zg, \rt1) is the right discrete
Hamiltonian which has the expression

1 1
HT (2, Aig1) = ingIk + Mgy Ay — 5/\g+1 GAkt1
(7)
where G = BR™'BT ¢ R"*",
The necessary conditions for optimality can also be ex-

pressed by the left discrete Hamilton’s equations [Lall and
West, 2006)

T = — D{HE ()\k, Ik+1) (8)
AMet1 = — DoHg (Mg, Thot1) 9)

where the left discrete Hamiltonian is defined by the
following [Lall and West, 2006]

Hi Ay @) = HY (00, Aes1) — A 2k — Apg g1 (10)
After substitution of (8) and (9) into (10), we obtain
_ 1 1
Hd (/\k,:ckJrl) = —§Ir]£+1oxk+1 - )\EDIkJrl + 5/\;£E/\k

(11)
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where the coefficient matrices C, D, and E € R"*™ are

C=—(G+AQ'A")! (12)
D=(A+GA™TQ)™! (13)
E=Q 'AT(G+AQ AT taQ ' -Q L (14)

Remark 1. The coefficient C is symmetric negative def-
inite because A is invertible, () is symmetric positive
definite, and G is symmetric positive semi-definite in (12).
We can find the item A + GA=TQ in (13) is invertible
by rewriting it as (AQ AT + G)A~T(Q. Furthermore, it
can be found that the coefficient E is symmetric negative
semi-definite by rewriting the right hand side of (14) as
—(A+GATTQ) "M GATTQATIG + G)(AT + QA~'G) L.

The necessary conditions for optimality can be represented
by the right Hamiltonian system (4), (5), and (7) or the
left Hamiltonian system (8), (9), and (11), evaluating the
optimal trajectory of HCP corresponds to solving either of
these two systems satisfying the fixed (initial and terminal)
BCs z9 = 2% and 2y = zV. Hence the HCP is reduced to
a two point boundary value problem (TPBVP).

3.2 Necessary Conditions for Optimizing SCP

According to the discrete minimum principle, the addi-
tional condition (transversality condition)

)\N:Dl(b(:Z?N):PCCN (15)
is given with (4) and (5) to constitute the first order
necessary conditions for optimizing the SCP in terms of
the right Hamiltonian. Naturally, (8) and (9) with (15)
constitute the necessary conditions for optimizing the SCP
in terms of the left Hamiltonian.

Accordingly, evaluating the optimal trajectory of the SCP
corresponds to solving the right or left Hamilton’s equa-
tions satisfying (15) and xo = z°. Except the initial BC,
(15) which relates zy and Ax provides another BC for the
SCP, so the SCP is also reduced to a TPBVP.

4. FORWARD AND BACKWARD GENERATING
FUNCTIONS

In this section, after a general description of the generating
function in Section 4.1, we develop the forward generating
function in Section 4.2 and re-derive the backward gener-
ating function [Lee, 2012] in Section 4.3. Both of these are
the bases to construct the double generating functions.

4.1 General Description

In the TPBVP, both the right and the left discrete Hamil-
ton’s equations define the same dynamics {(xx, A\x)}i_q
which is the sequence of the optimal state-costate. A gen-
erating function specifies the family of canonical transfor-
mations that describe the dynamics {(zj, A\r)}h_, under
the condition that if this generating function is a solu-
tion of the HJE [Ohsawa et al., 2011]. The coordinate
transformation from the initial to the current, (g, Ao) —
(g, A\k), is the canonical transformation [Goldstein et al.,
2001]. The type II and II1? forward generating func-
tions Foe(2k, Mo, k) and Fie(Ag, zo, k) are the right tools

2 The definition of the type of generating functions is given by
Goldstein et al. [2001].

to specify the family of these canonical transformations
(0 < k < N) by the relations

M =D1Fop (g, Ao, k) (16)
Zo =D2F2f(f£k, )\0, k) (17)
and
Tk :—Dngf(/\k,:Z?o,k) (18)
)\0 = —D2F3f(/\k,1170,k) (19)

respectively. Furthermore, For(xg, Ao, k) and Fs¢(Ag, zo, k)
satisfy the corresponding left and right discrete HJEs?
[Ohsawa et al., 2011]

Fop(Tk+1, A0, k + 1) =Fap(xk, Ao, k) — D1 Fos(zg, Mo, k)xk
— Hy (D1Fa (g, Mo, k), wxi1)

Fat(Mpr1, 20,k + 1) =F3¢( A, w0, k) — AL D1 Fa¢( Mg, o, k)
—HE (= D1Fss (Mg, 70, k), k1)

(20)

(21)

respectively.

The type II and III backward generating functions
Fop (2, AN, k) and Fsp( Ak, zn, k) are the tools to speci-
fy the family of the canonical coordinate transformation
from the terminal to the current, (zn,An) — (g, Ak)
(0 < k < N) by the relations

Ao =D1Fop (2, AN, k) (22)
N :DQFQb (CL‘;C, )\N, k) (23)

and
zp = — D1 Fsp (Mg, v, k) (24)

A]\7 :_D2F3b(Ak7:CN;k) (25)

respectively. Moreover, Fop,(zk, An, k) and Fa, (Mg, 2N, k)
satisfy the corresponding right and left discrete HJEs

Fop(tk—1, AN,k — 1) =Fap(Tk, AN, k) — D1 Fop (zk, AN, k)

26
+H (2k-1, D1 Fab(wk, An, K)) (26)
Fap(Ag—1,2n,k = 1) =F3 (A, 2w, k) = A D1Fap (A, o, k)
+Hy (Ae—1, —D1F3, (A, o, k)
(27)

respectively.
4.2 Forward Generating Functions

We give the following proposition to present the explicit
expressions of Foe(x, Ao, k) and F3¢(Ag, 2o, k) by solving
the corresponding HJEs (20) and (21), respectively.

Proposition 2.

(i) The type II forward generating function has the
expression of

Foe(xg, Ao, k) :%ng%,kxk + AQ Yot gk

X (28)

+ 5/\EZ2f7k/\0

where the coefficient matrices Xof ) = XQTka, Yot k,

and Zos ), = Z2Tfk € R™™ (0 < k < N), satisfy the
following forward recurrence relations 4

3 The generating function satisfies both the right and left discrete
HJEs which are in terms of the right and left discrete Hamiltonian,
respectively. It is free of us to obtain the generating function by
solving any kind of HJE.

4 Tt should be noted that all the inverse items in this paper are
invertible. This will be presented in the further work.
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Xot jr1 =D (I + Xog  E) ' X 1. D+ C (29)
Yot 1 =Yor k(I + EXop ) ' D (30)
Zot o1 =Zat e — Yae k(I + EXoe ) ' EYyp,  (31)

with the initial conditions Xor g = 0, Yaro = I, and
Zs o = 0, respectively, where I € R™*" denotes the
identity matrix.

(ii) The type III forward generating function has the
expression of

1
F3t(Ag, o, k) 25)\;5)(3{,1@)% + 20 Yag Ak )
32

1
+ §£COTZ3f,kUCo

where the coefficient matrices Xz = X:;rf)k, Y3t ks
and Zs¢p = Z?Ek € R™™ (0 < k < N), satisfy the
following forward recurrence relations

Xt 1 =A( + X3eQ) ' Xsep AT + G (33)
Yat k1 =Yar k(I + QXap ) " AT (34)
Zst o1 =Zse ke — Yae (I + QXser) ' QYar,  (35)

with the initial conditions Xzro = 0, Y3r0 = —1I, and
Zs¢,0 = 0, respectively.

Proof.

(i) Type II Fae(xg, Ao, k) takes the form of quadratic
s (28) [Ohsawa et al., 2011]. From (16) and (17),
we have Fa(zk, Ao, k)|k=0 = Ag To, which yields the
given initial conditions Xoro = 0, Yaro = I, and
Zsto = 0. Then, we solve the left discrete HJE (20)
to obtain the explicit expression of Far(xg, Ao, k). It is
clear that (20) is a function in terms of three variables
Xk, Tkt1, and Ag. Thus, we first eliminate A\ in (8)
by (16) so that xj can be expressed by a function in
terms of 2x4+1 and A\g. Then, replacing the xj in (20)
by this function, we obtain a new quadratic equation
only in terms of xx41 and A\g. Since this new quadratic
equation should be satisfied for any zpy1 and A,
we get the forward recurrence relations (29)—(31).
Further, since (29) is a discrete-time Riccati equation,
by considering the initial Xor o = 0 and Zaf g = 0, we
know that both Xo¢ , and Za¢ j, are symmetric.
(ii) The proof here is similar to the part (i) by solving the
corresponding right discrete HJE (21).

4.8 Backward Generating Functions

We give the following proposition without proof to present
the expressions of Foy(zk, An, k) and Fsh(Ag, zn, k) by
solving the corresponding HJEs (26) and (27), respectively.

Proposition 3.

(i) The type II backward generating function has the
expression of

1
Foy(zk, An, k) :Engzb,kxk + AN Yo k2

- 36)
+ 5)\NZ2b,k)\N

where the coefficient matrices Xop, 1, = X2Tt)7k, You ks
and Zop i = ZngC € R (0 < k < N), satisfy the
following backward recurrence relations

Xob k-1 :AT(I + X2b7kG)_1X2b7kA +Q (37)
Yob k-1 =Yob k(I + GXop 1) 1A (38)
Zobk—1 =Zobk — Yob k(L + GXop ) ' GYqp . (39)

with the terminal conditions Xop, v = 0, Yo, v = 1,
and Zap, v = 0, respectively.

(ii) The type III backward generating function has the
expression of

1
ng(/\k,xN,k):gAngb,k/\k+$%Y3b,k/\k (“0)
40

1
+ 556%2313,1@201\/

where the coefficient matrices Xsp, , = X;rb &> Y3b ks
and Zsp 1 = Z?E)’k € R™™™ (0 < k < N), satisfy the
following backward recurrence relations

Xab k-1 ZD(I + ng)kC)ingb)kDT + F (41)
Yabk—1 =Y3b k(I + CXapp) DT (42)
Z3b k-1 =Z3bk — Yape(L + CXap i) 'CYap . (43)
with the terminal conditions X3, v =0, Y3, v = —1,

and Zs, v = 0, respectively.

5. OPTIMAL SOLUTIONS VIA DOUBLE
GENERATING FUNCTIONS

This section gives the main results of this paper. Based
on the preceding single generating functions, we develop
the double generating functions method for the HCP and
SCP in this section. In light of this approach, the optimal
solutions for the HCP and SCP can be expressed as the
functions only in terms of the BCs and the pre-computed
coefficients, which are exhibited in Section 5.1 and 5.2,
respectively. In view of this, the optimal trajectories can be
efficiently generated for the iterative on-line computation.

5.1 Optimal Solutions for HCP

Six kinds of double generating functions can be construct-
ed by the choice of any two different single generating func-
tions among For(xk, Ao, k), Far(Ak,xo, k), Fon(xk, AN, k),
and Fs, (A, zn, k). Since double generating functions with
same time directions (For(xg, Ao, k) and Fsr(Ag, zo, k),
Fop (2, AN, k) and Fsp( Ak, xn, k)) will cause instabilities
when generate optimal trajectories as the time steps in-
crease [Hao et al., 2013c|. Therefore, we here only use
double generating functions with different time directions
to obtain the optimal solutions by the following theorem.

Theorem 4. Suppose the following

(i) The matrices Xor g, Yorg, and Zorp € R™™ (0 <
k < N), satisfy (29)—(31) with the initial conditions
Xogo =0, Yor o =1, and Zyso = 0, respectively.

(ii) The matrices Xar i, Yar x, and Zspp € R™™ (0 < k <
N), satisfy Eqgs. (33)—(35) with the initial conditions
Xsp0 =0, Yar o = —1I, and Z3; o = 0, respectively.

(iii) The matrices Xop k, Yobk, and Zop i € R™™ (0 <
k < N), satisty (37)—(39) with the terminal condition-
s Xop, v =0, Yop, v = I, and Zoy, v = 0, respectively.

(iv) The matrices Xsp g, Ysbk, and Zsp i € R™™ (0 <
k < N), satisfy (41)-(43) with the terminal con-
ditions Xs, v = 0, Yap, v = —1, and Z3p, v = O,
respectively.
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Then with the fixed initial and terminal BCs, the optimal
state 5 (1 < k<N —1)and input v} (0<k<N-1)
for the HCP can be generated by

—1yT
[m2:| | XXk — Xabk) ™ Yag
= 1y
uh M (X3t k41 — X3b,k+1) " Yaf pr1s

. (44)
—Xat,k( X3tk — X3b,k) ™ Yap 1 [ﬂco}
—M(Xat 41— Xab k1) Yap pq1 | 2N
or
[m;;} _ —(I + Xst 1 Xon k)~ Yaf g
uy, M(I 4 Xob k11 X3, 5+1) " Xobk41Ya1 gp1s (45)
—(I+ X3f,kX2b,k)71X3f,kY2£,k [ﬂco}
—M(I + Xob k11 Xst641) " Yo ppa | AN
where Ay = —X?;}N(wN + Yg?Nwo), or
[:c;;} _| -u + Xab £ Xof,k) " Xab, £ Yar 4
uj —M(I + X2f7k+1X3b,k+1)71Y2’¥,k+17 (46)
—(I + X3b,kX2f,k)71Y3{,k [Ao}
M(I + Xof 41 X3b,k41) " Xot k1Yo pp1 | LEN
where \g = —X?)_bllo(xo + }/3{7033]\;), or
[:ci} _ (Xab,k — Xor k) Yol 4
ug, —MXop g4 1(Xab k1 — Xorkt1) " Vot g1 (47)

—(Xob,k _X2f,k)71Y2Tb7k [)\0:|
M Xt k1(Xab k41— Xor k1) Vop gy | LAV

where \g = Z;ﬁlN(xo — Yo yon) and Ay = Zﬁ){o(xN -
Yob,0%0)-

Proof. The optimal solutions can be generated via the
double generating functions constructed by Fs¢(Ag, zo, k)
and Fyp(Ak, N, k). Eliminating Ay in (18) by (24) yields
the 7 (1 < k < N —1) in (44) for the HCP. Moreover,
eliminating zj in (18) by (24) and substituting this new
equation (changing the indices from k to k + 1) into (6)
leads to the u} (0 < k< N —1)in (44) for the HCP. We
can also derive the optimal solutions in (45)—(47) based on
the other three double generating functions by the similar
way. In addition, we get the calculation for A\g by letting
k=01in (24) and Ay by letting £ = N in (18), or \g by
letting K = N in (17) and Ay by letting & = 0 in (23).

5.2 Optimal Solutions for SCP

Since xy and the transversality condition (15) which
relates zy and Ay are given in the SCP, single ones
Fgf()\k, Tg, k), ng(xk, AN, k), and ng(/\k, TN, k) are the
most appropriate candidates to construct double gen-
erating functions for the SCP. Again, we only consid-
er double generating functions constructed by the single
ones with different time directions, i.e., F3r( Ak, xo, k) and
Fa,(Ak,xn, k), and Fs¢(Ag, 2o, k) and Fo,(zk, AN, k), to
generate the optimal solutions for the SCP by the following
theorem.
Theorem 5. Suppose that the coefficients of Fs¢(A\g, zo, k),
ng(ibk, AN, k), and ng()\k,xN, k) (O <k < N) satisfy the
corresponding recurrence relations with the known BCs,
respectively. Then with the fixed initial BC, the optimal
state zj (1 < k < N) and input u} (0 < k < N —1) for
the SCP can be generated by

xyp =—Vi(Vi + ng_’k)ilyg}lkxo

—1vyT
up =M (Vi1 + Xaek+1) " Yag 170

where Vj, = %{7k(P + Zsb k) Yabk — Xab g, OF
vh=—(+ X3f,ka)71§@,¥7k$O
up, =MW1 (I + Xt p1Wis1) ™ Yag 1 %0
where Wi, = Xob x + Yap,  P(I — Zob 1 P) ™ Yop -

Proof. The optimal solutions can be generated based on
double generating functions constructed by Fs¢(Ag, 2o, k)
and Fsp (Mg, zn, k). First, we rewrite (24) as xx = Vi
by the help of (15) and (25), where Vi = Ygp (P +
Z3b k)" 1Yap 1 — X3p k- Then based on this new relation and
(18), eliminating the Ay yields «} (48), and eliminating the
zy, (changing the indices from k to k+ 1) and substituting
into (6) leads to uj (49). This can also be achieved by
selecting Fs¢(Ak, xo, k) and Foy(2k, An, k). Similarly, first
rewrite (22) as A\, = Wiy, where Wy, = X2b7k—|—Y2£7kP(I—
Zop kP)"1Yap k. Then based on this new equation, (18),
and (6), we obtain (50) and (51).

6. EXAMPLES

To present the effectiveness of the developed method for

the on-line iterative computation, we give two examples,
one for the HCP and the other for the SCP.

Ezample 6. Consider the problem (1)—(3) in the case of

HCP with
31 -1 11 312 -
A=|12 1], B= 23},@%[121,3_{12}
11 1 12 215

Let the initial and terminal BCs, (ko,zo) and (kn,2n),
jointly be three different sets as in Table 1, where ky and
kn € N (0 < ko < kny < N) denote the initial and terminal
time, respectively. The objective is to generate the optimal
input and state satisfying each set of BCs in Table 1.

Table 1. Three sets of BCs

Initial (ko, o) Terminal (kn,zn)
1st set (6, [—4,8, —2]T) (16, [7, -7, —1.2}T)
2nd set | (3,[-3,7,-1.5]T) | (18,6, —6,—1]T)
drdset | (0,[-2,6,-1]T) [ (20,[5,—5,—0.8]T)

The generation equations (44)—(47) are all in terms of
the BCs and the pre-computed coefficients. Therefore, we
can divide the whole computation into two parts, i.e., off-
line part and on-line part. Here, we take the generation
equation (44) as example. First, in the off-line part, we
choose the time interval as the maximum [0, 20] according
to Table 1 to calculate the coefficients of the F3¢(Ag, 2o, k)
and Fi,(Ag,zn, k). Then, in the on-line part, we can
efficiently generate the optimal input and state satisfying
each different set of the BCs in Table 1 by (44). Fig. 1
shows the result in which the optimal inputs corresponding
to the three different sets of BCs are presented by Fig. 1(a)
(first element u(1)) and 1(b) (second element «(2)), and
the optimal states corresponding to the three sets of BCs
are presented by Fig. 1(c) (first element 2(1)), 1(d) (second
element x(2)), and 1(e) (third element z(3)). It is clear
that the trajectory of the optimal state (z(1),z(2),z(3))
satisfy the BCs in Table 1.

Ezample 7. Consider the problem (1)—(3) in the case of
SCP with the same A, B, @, and R in Example 6 and the
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Fig. 1. Optimal input and state for the three sets of BCs

(a) Optimal state

(b) Optimal input

Fig. 2. Optimal input and state for the three values of P

fixed initial state 29 = (—3,5, —2)T over a fixed number of
time steps NV = 5. To indirectly adjust the terminal state
to approach the origin, we usually try a number of different
terminal weighting factors by experience and compare the
optimal results to the designated goal. Based on this, we
can choose the most satisfactory factor P. Here, we set the
factor P as three different values: P = aP,, o = 1, 5,100,

0.1 02 —0.3
P,=102 1 -16].
—0.3 —1.6 2.8

Similarly, after off-line computation for the coefficients of
the double generating functions, we can efficiently generate
the optimal state and input corresponding to different
terminal factors by (48) and (49), or (50) and (51).

The result is presented in Fig. 2. We can see that the
trajectories of the optimal state satisfy the fixed initial
BC and have different terminal values corresponding to
different weighting factors. It is clear that the terminal

state of the third (red) trajectory, which approaches the
origin of the frame, corresponds to the most satisfactory
factor P.

By these two examples, it is shown that the developed
double generating functions method decreases the on-
line iterative computational burden and can be useful in
practice for the HCP and SCP, especially when the number
of iterations is large.

7. CONCLUSION

This paper develops the double generating functions
method for the HCP and SCP in the discrete-time case.
Since the optimal solutions can be expressed only in terms
of the BCs and pre-computed coefficients by this method,
we can compute the coefficients in the off-line part and
generate the optimal solutions in the on-line part by simple
algebraic manipulations. In view of this, the developed
method is useful in the on-line iterative computation for
optimal control problem with a number of different BCs.
The prospect of the double generating functions method
for the discrete-time nonlinear optimal control is also
bright.
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